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ABSTRAK

Pengenalan muka telah menjadi satu isu penting dalam banyak aplikasi
seperti sistem keselamatan, pengesahan kad kredit dan mengenal pasti
penjenayah. Pengenalan muka adalah lebih selamat dalam sistem keselamatan
kerana imej wajah telah digunakan sebagai ID. la juga membantu untuk
mengelakkan sebarang peniruan pengenalan. Pengenalan muka membantu untuk
mengenali imej muka terutama dalam mengenalpasti penjenayah tertentu.
Mengenal pasti dan membandingkan wajah dalam imej adalah tugas yang sangat
kompleks, ini telah melibatkan ramai penyelidik pada tahun-tahun terkini.
Objektif projek ini adalah untuk merekabentuk dan membangunkan pengenalan
muka menggunakan perisian MATLAB disamping memahami kaedah eigenfaces
yang digunakan untuk mengiktiraf wajah imej. Ruang muka ditakrifkan oleh
"eigenface", yang mana merupakan eigenvector bagi sesuatu set muka, mereka
tidak semestinya sesuai dengan ciri-ciri yang terpencil seperti mata, telinga dan
hidung. Pendekatan eigenfaces seolah-olah menjadi satu kaedah yang mencukupi
untuk  digunakan dalam menghadapi pengiktirafan kepada kelajuan
kesederhanaan, dan keupayaan pembelajaran. Keputusan kajian dilampirkan

untuk menunjukkan daya maju cadangan kaedah pengenalan muka ini.
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ABSTRACT

Face recognition has become an important issue in many applications such as
security systems, credit card verification and criminal identification. Face
recognition is more secure in security system because facial image had been used
as the ID. It also helps to avoid any duplicated identification. Face recognition
helps to recognize the facial image especially to indentifying certain criminals.
Identifying and comparing faces in images is a very complex task, this is probably
why it has attracted so many researchers in the latest years. Common method used
in face recognition like eigenface method will be discussed. The objectives of this
project are to design and develop a face recognition using MATLAB software
beside to comprehend eigenfaces method of recognizing faces images. The face
space is defined by the "eigenface", which are the eigenvectors of the set of faces,
they do not necessarily correspond to isolated features such as eyes, ears and
noses. Eigenfaces approach seems to be an adequate method to be used in face
recognition due to its simplicity, speed and learning capability. Experimental
results are given to demonstrate the viability of the proposed face recognition

method.

(~xri1)\

Universiti Teknikal Malaysia Melaka



CHAPTER

TABLE OF CONTENTS

CONTENTS

TITLE OF PROJECT

CERTIFICATION STATUS REPORT FORM
DECLARATION

SUPERVISOR DECLARATION
ACKNOWLEDGEMENT

ABSTRAK

ABSTRACT

TABLE OF CONTENTS

LIST OF TABLES

LIST OF FIGURES

INTRODUCTION

1.1  Project background
1.2 Problem statement
1.3 Objectives

1.4 Scopes of projects
1.5 Methodology

1.6 Report structure

LITERATURE REVIEW

2.1 Introduction

2.2 Outline of a Typical Face Recognition System

2.3 Outline of the Proposed Face Recognition System
2.3.1 Face Library Formation Phase

_ (i
(©) Universiti Teknikal Malaysia Melaka

PAGES

(i)

(iii)
(iv)

V)

(vi)

(vii)
(viii)
(xi)

(xii)

[

AW LW NN =

~N 39 O W D



CHAPTER

CONTENTS

2.3.2 Training Phase

2.3.3 Recognition and Learning Phase

2.4 Why choose Face Recognition?
2.4.1 Disadvantage for other biometrics
2.4.2 Fundamental Issues in Face Recognition
2.43 Two problems in face recognition
2.5 What is eigenface?
2.5.1 Eigenface for Recognition
2.5.1.1  Main idea behind eigenfaces
2.5.1.2  Computation of the eigenfaces
2.5.1.3 Formula for Face Recognition
using Eigenface
2.5.1.4  Advantage of Eigenface method
2.5.1.5 Disadvantages
2.6  Creating Graphical User Interfaces in MATLAB
2.6.1 Creating a MATLAB GUI Interactively
2.6.2 Creatinga MATLAB GUI
Programmatically
2.7 Summary of Eigenface Recognition Procedure
METHODOLOGY
3.1 Introduction
3.2 Initialization Operations
3.3 Recognization
3.4 Calculating Eigenface
3.5 Preliminary results

3.5.1 Programming

3.5.2 Output

(i)

Universiti Teknikal Malaysia Melaka

PAGES

10
11
11
12
14
15
16
16

18
18
18
19
19

20

21
21
23
24
24
28
28
29



CHAPTER

CONTENTS

RESULTS AND DISCUSSION
4.1 Experimental Results
4.1.1 Data Base of Face Images
4.1.2 Training Set
4.1.3 Number of Eigenface
4.1.4 Recognition
4.1.5 Graphical User Interface (GUI)
4.2 Accuracy

CONCLUSION AND DIRECTIONS FOR FUTURE
RESEARCH
5.1 Conclusion

5.2 Directions for future work

REFERENCES

(~\

© Universiti Teknikal Malaysia Melaka

PAGES

30
30
31
32
33
36
38

40

40

41

42



NO.

LIST OF TABLES

TITLE

Percentage of Accuracy

(~v3\

© Universiti Teknikal Malaysia Melaka

PAGE
38



NO.
1.1
2.1
2.2

2.3
2.4(a)

2.4 (b)
2.5
2.6
2.7
3.1

3.1(a)

3.1(b)
3.2

33
4.1
4.2
43
4.4
4.5
4.6

LIST OF FIGURES

TITLE
Flow chart of Eigenface
Outline of a typical face recognition system
Functional block diagram of the proposed face
recognition system
The Illumination Problem
Change of projection vector due to class variation, (b)
illumination change
Change of projection vector due to illumination change
The pose (and illumination) problem
Example Eigenface Images
Custom GUI built using MATLAB
Flow chart of the Eigenface
Face Image Used as the Training Sets
The average face ¥
Seven of the eigenfaces calculated from the input
images of Figure 3.1 (a)
Output for preliminary result
Part of the program for the Training Set
Training Set for 80 images
Part of the program to show the Eigenface
Example of Eigenface
Part of the program for reconstructs the images

Direction for input image

(~vi1\

Universiti Teknikal Malaysia Melaka

PAGE

10

12
13

13
13
15
19
22
24
25
26

29
31
32
32
33
34
34



LIST OF FIGURES

NO. TITLE PAGE
4.7 Input image and reconstruct image 35
4.8 Maximum and minimum value of images 35
4.9 Display the match image 36
4.10 GUI in editing mode 37
4.11 GUI after executing 38
4.12 Percentage of Accuracy 39

(~viii)

© Universiti Teknikal Malaysia Melaka



CHAPTER 1

INTRODUCTION

1.1 Project background

Face recognition is typically used in security systems. Besides that, it is also
used in human computer interaction. In order to develop this project eigenfaces
method is used for training and testing faces. It has received significant attention up
to the point that some face recognition conferences have emerged. A general
statement of the problem can be formulated as follows, given still or video images of
a scene, one or more persons in the scene can be identified using a stored database of
faces. The solution of the problem involves face detection, feature extraction
from the face regions and recognition. To develop this project we used the eigenfaces
method.

Eigenfaces are a set of eigenvectors used in the computer vision problem of
human face recognition. A set of eigenfaces can be generated by performing a
mathematical process called principal component analysis (PCA) on a large set of
images depicting different human faces. The key procedure in PCA is based on
Karhumen-Loeve transformation. If the image elements are considered to be random
variables, the image may be seen as a sample of a stochastic process. The focus of

the research is to find the accuracy of eigenfaces method in face recognition.
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We have focused our research toward developing a sort of unsupervised pattern
recognition scheme that does not depend on excessive geometry and computations
like deformable templates. Eigenfaces approach seemed to be an adequate method to
be used in face recognition due to its simplicity, speed and learning capability [2].

The scheme is based on an information theory approach that decomposes face
images into a small set of characteristic feature images called eigenfaces, which may

be thought of as the principal components of the initial training set of face images|[2].

1.2 Problem statements

(1) In security system, many type of password are used to access the private and
confidential data. Such password can be as insert characters (key in pin) and
touch smart card using RFID technology. Passwords and PINs are hard to
remember and can be stolen or guessed; cards, tokens, keys and the like can be
misplaced, forgotten, purloined or duplicated; magnetic cards can become
corrupted and unreadable. By developed face recognition it more secure
because facial image had been used as the ID. It also helps to avoid any
duplicated identification.

(2) Other problem is to indentifying certain criminals especially in identification
technique used by the police. Face recognition helps to recognize the facial
image in more efficient and accurate in order to match with the identity stored

in the database.
1.3 Objectives

(1) To comprehend eigenfaces method of recognizing faces images and tests its
accuracy.

(2) To design and develop a face recognition using MATLAB

(3) To set up test platform for determining the accuracy of this technique.

(4) To design graphic user interface (GUI) using MATLAB to generated the

program.
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1.4 Scopes of project

(1) Focus on research about face recognition in eigenfaces method by using
MATLAB
(2) Based on software programming and GUI. Simulation by using MATLAB
programming to implement face recognition system.
(3) Three main steps to recognition the faces:
1)  Construct face database of known face image
i1)  Input is the unknown face image
ii1) Output is recognizing result. Indentifying the unknown image by

comparing with the image in the database

1.5 Methodology

Development of Eigenface method have some process which is the first stage
is load images from database. This process is to load all training images and return
their contents (intensity values). Then construct the image which is in this part there
have some calculation to get mean image, normalized image, covariance matrix and
determine the eigenvector. Third stage is classified the new image where we need to
insert the new name image to continue the process. The functionality of this process
is to given a test image, this function is able to determine whether it is a face image
or not. If it is a face image, does it belong to any of the existing face classes? If so,
which face class does it correspond to? The result will appear as bar chart after done

the process. To more clearly about the flow refer to Figure 1.1.
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Load Images

Y

Construct Image

(Eigenface)

A\ 4

Classified new faces

A 4

Reconstruct images

A
Result

Figure 1.1: Flow chart of Eigenface

1.6 Report Structure

This report is organized in the following manner: Chapter 2 deals with the
literature review concepts of face recognition, three main phases during a face
recognition process and research about eigenface method such as eigenface
recognition procedure. Chapter 3 is based on the methodology of this project. This
chapter will describe about the flow chart of the eigenface. Chapter 4 will show the
result and discuss about the face recognition software that was developed to
demonstrate the eigenfaces approach. Finally, Chapter 5 gives the conclusion drawn

from the research and possible directions for future work.
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CHAPTER 2

LITERATURE REVIEW

2.1 Introduction

Face recognition presents a challenging problem in the field of image analysis
and computer vision, and as such has received a great deal of attention over the last
few years because of its many applications in various domains. Face recognition
techniques can be broadly divided into three categories based on the face data
acquisition methodology: methods that operate on intensity images; those that deal
with video sequences; and those that require other sensory data such as 3D
information or infra-red imagery [6].

In the language of information theory, the objective is to extract the relevant
information in a face image, encode it as efficiently as possible, and compare one
face encoding with a database of models encoded in the same way [1].

In mathematical terms, the objective is to find the principal components of
the distribution of faces, or the eigenvectors of the covariance matrix of the set of
face images. These eigenvectors can be thought of as a set of features which together
characterize the variation between face images. Each image location contributes
more or less to each eigenvector, so that we can display the eigenvector as a sort of

ghostly face called an eigenface [1].
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2.2 Outline of a Typical Face Recognition System

Face image Normalized face image Feature vector

L, ! T

— Acquisition Pre-processing

r

Feature extractor
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Face database Training sets

h

h 4
Classifier

|

Classified as “known” or “unknown”

L
F

Figure 2.1: Outline of a typical face recognition system [6].
There are six main functional blocks, whose responsibilities are given below [6]:

a) The acquisition module

This is the entry point of the face recognition process. It is the module where
the face image under consideration is presented to the system. Another words, the
user is asked to present a face image to the face recognition system in this module.
An acquisition module can request a face image from several different environments:
The face image can be an image file that is located on a magnetic disk, it can be
captured by a frame grabber or it can be scanned from paper with the help of a

scanner.

b) The pre-processing module.
In this module, by means of early vision techniques, face images are
normalized and if desired, they are enhanced to improve the recognition performance

of the system.
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c¢) The feature extraction module

After performing some pre-processing (if necessary), the normalized face
image is presented to the feature extraction module inorder to find the key features
that are going to be used for classification. Another words, this module is responsible

for composing a feature vector that is well enough to represent the face image.

d) The classification module.
In this module, with the help of a pattern classifier, extracted features of the
face image is compared with the ones stored in a face library (or face database).

After doing this comparison, face image is classified as either known or unknown.

e) Training set.

Training sets are used during the "learning phase" of the face recognition
process. The feature extraction and the classification modules adjust their parameters
in order to achieve optimum recognition performance by making use of training sets.
Face library or face database. After being classified as "unknown", face images can
be added to a library (or to a database) with their feature vectors for later

comparisons. The classification module makes direct use of the face library.

2.3 Outline of the Proposed Face Recognition System

The proposed face recognition system passes through three main phases
during a face recognition process. Three major functional units are involved in these
phases and they are depicted in Figure 2.2. The characteristics of these phases in

conjunction with the three functional units are given below:

2.3.1 Face Library Formation Phase

In this phase, the acquisition and the preprocessing of the face images that are
going to be added to the face library are performed. Face images are stored in a face
library in the system. We call this face database a "face library" because at the

moment, it does not have the properties of a relational database. Every action such as
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training set or eigenface formation is performed on this face library. Face library is
initially empty. In order to start the face recognition process, this initially empty face
library has to be filled with face images.

The proposed face recognition system operates on 128 x 128 x 8, HIPS
formatted image files. At the moment, scanner or camera support is unavailable. In
order to perform image size conversions and enhancements on face images, there
exists the "pre-processing" module. This module automatically converts every face
image to 128 x 128 (if necessary) and based on user request, it can modify the
dynamic range of face images (histogram equalization) in order to improve face
recognition performance. Also, we have considered implementing a "background
removal" algorithm in the pre-processing module, but due to time limitations, we
have left this for future work.

After acquisition and pre-processing, face image under consideration is added
to the face library. Each face is represented by two entries in the face library: One
entry corresponds to the face image itself (for the sake of speed, no data compression
is performed on the face image that is stored in the face library) and the other
corresponds to the weight vector associated for that face image. Weight vectors of
the face library members are empty until a training set is chosen and eigenfaces are

formed. [2].

2.3.2 Training Phase

After adding face images to the initially empty face library, the
system is ready to perform training set and eigenface formations. Those face images
that are going to be in the training set are chosen from the entire face library.
Because that the face library entries are normalized, no further pre-processing is
necessary at this step. After choosing the training set, eigenfaces are formed and
stored for later use.

Eigenfaces are calculated from the training set, keeping only the M images
that correspond to the highest eigenvalues. These M eigenfaces define the M-
dimensional "face space". As new faces are experienced, the eigenfaces can be
updated or recalculated. The corresponding distribution in the M-dimensional weight

space is calculated for each face library member, by projecting its face image onto
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the "face space" spanned by the eigenfaces. Now the corresponding weight vector of
each face library member has been updated which were initially empty. The system
is now ready for the recognition process.

Once a training set has been chosen, it is not possible to add new members
to the face library with the conventional method that is presented in "phase 1"
because, the system does not know whether this item already exists in the face library

or not. A library search must be performed [2].

2.3.3 Recognition and Learning Phase

After choosing a training set and constructing the weight vectors of face
library members, now the system is ready to perform the recognition process.

User initiates the recognition process by choosing a face image. Based on the
user request and the acquired image size, pre-processing steps are applied to
normalize this acquired image to face library specifications (if necessary). Once the
image is normalized, its weight vector is constructed with the help of the eigenfaces
that were already stored during the training phase.

After obtaining the weight vector, it is compared with the weight vector of
every face library member within a user defined "threshold". If there exists at least
one face library member that is similar to the acquired image within that threshold
then, the face image is classified as "known". Otherwise, a miss has occurred and the
face image is classified as "unknown". After being classified as unknown, this new
face image can be added to the face library with its corresponding weight vector for

later use (learning to recognize) [2].
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Functional units involved in the library formation phase
Face image Normalized face image
—— . Face librar
Face acquisition * Pre-processing > Ve
Functional units involved in the fraining phase
Training set ,| Eigenface
acquisition formations Weight updates of
library members
Face acquisition Weight » Library search —
formation
Normalized face image Fknown’
Pre-processing Display similar
face images
Functional units involved in recogntition phase Add “unknown” face to library

Figure 2.2: Functional block diagram of the proposed face recognition system [2].

2.4 Why choose Face Recognition?

Face recognition appears to offer several advantages over other biometric
methods, a few of which are outlined here. Almost all these technologies require
some voluntary action by the user, for examples, the user needs to place his hand on
a hand-rest for fingerprinting or hand geometry detection and has to stand in a fixed
position in front of a camera for iris or retina identification [6].

However, face recognition can be done passively without any explicit action
or participation on the part of the user since face images can be acquired from a

distance by a camera. This is particularly beneficial for security and surveillance

purposes [6].
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2.4.1 Disadvantage for other biometrics [6]:

(1) Techniques that rely on hands and fingers can be rendered useless if the
epidermis tissue is damaged in some way (i.e., bruised or cracked).

(i) Iris and retina identification require expensive equipment and are too sensitive
to any body motion.

(111) Voice recognition is susceptible to background noises in public places and
auditory fluctuations on a phone line or tape recording.

(iv) Signatures can be modified or forged. However, facial images can be easily
obtained with an inexpensive fixed camera. Good face recognition algorithms
and appropriate reprocessing of the images can compensate for noise and slight

variations in orientation, scale and illumination.

2.4.2 Fundamental Issues in Face Recognition

Due to the dynamic nature of face images, a face recognition system
encounters various problems during the recognition process. It is possible to classify
a face recognition system as either "robust" or "weak" based on its recognition
performances under these circumstances [2].

Robust face recognition requires the ability to recognize identity despite many
variations in appearance that the face can have in a scene. The face is a 3D object
which is illuminated from a variety of light sources and surrounded by arbitrary
background data (including other faces). Therefore, the appearance a face has when
projected onto a 2D image can vary tremendously. If we wish to develop a system
capable of performing non-contrived recognition, we need to find and recognize
faces despite these variations. In fact, 3D pose, illumination and foreground-
background segmentation have been pertinent issues in the field of computer vision
as a whole.

Additionally, our detection and recognition scheme must also be capable of
tolerating variations in the faces themselves. The human face is not a unique rigid
object. There are billions of different faces and each of them can assume a variety of

deformations.

@ Universifi Teknikal Malaysia Melaka




	Min Luo and Yuwapat Panitchob, “Eigenfaces for Face Recognition ECE 533”, Department of Biomedical Engineering, 2003.
	Ilker Atalay, “Face Recognition Using Eigenfaces”, Istanbul Technical University Institute Of Science And Technology, 31st Jan
	Matthew A.Turk and Alex P.Pentland, “Face Recognition Using Eigenfaces”, The Media Laboratory Massachusetts Institute of Techn
	Robin Hewitt, “Face Recognition with Eigenface”, Servo Magazine, April 2007
	Wikipedia free encyclopedia, 8th December 2011
	Rabia Jafri and Hamid R. Arabnia, “A Survey of Face Recognition Technique”, Department of Computer Science, University of Geor
	Matthew Turk and Alex Pentland, “Eigenface for Recognition”, Journal of Cognitive Neuroscience Volume 3, Number 1, 1991.
	Tran Duc Minh, “Eigenface for Face Recognition”, 16 November 2008

